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feHandye X, f(y) = (f, k(y,.))n. Conversely if H is an RKHS on X such that
there is a unique positive definite kernel K on X such that {k(z,.),x € X} C H.
In light of this bijective correspondence, positive definite kernels are usually called
Reproducing Kernels.

It makes sense here to take an example of kernel functions using in machine learning.
Other useful examples can be found in [5].

Example 2.1. The Brownian bridge kernel min(z,z’) defined on R likewise is a
positive kernel. Note that one-dimensional linear spline kernels with an infinite
number of nodes [Vapnik et al., 1997] for 2,2’ € Ry are given by

min(z,2’')®  min(x,2')?|z — 2|
3 2

Recall that two normed vector spaces V7 and V5 are said to be isometric if there
is a bijective linear norm-preserving mapping between them. We call such V; and
V5 an identification of each other. We would like the dual space B* of an RKBS,
B, on X to be isometric to a Banach space of functions on X. As it explained in
[16], we like an RKBS, B, to be reflexive in the sense that (B*)* = B.

A reproducing kernel Banach space (RKBS) on X is a reflexive Banach space of
functions on X such that its topological dual B’ is isometric to a Banach space of
functions on X and the point evaluations are continuous linear functionals on both
B and B'.

now we can introduce for a normed vector space V the following bilinear form
on V x V* by setting

k(x,2') = + 1+ za'.

(u, vy == v"(u), veVu*eV™.

It is called bilinear for the reason that for all o, 8 € C,u,v € V, and u*,v* € V*
there holds

(au + Bo,u)y = alu,u™)y + B(v,u™)y
and

{u, o + Bu*hy = alu,u)y + Blu, o)y
note that if V' is a reflexive Banach space then for any continuous linear functional
T on V* there exists a unique u € V such that

T(v*) = (u,v")y, vt eV,

Lemma 2.2. Suppose that B is an RKBS on X. Then there exists a unique
function K : X x X — C such that the following statements hold.

(a) For every x € X,K(.,x) € B* and
fl@)={f,K(.,z))B, forall f € B.
(b) For every x € X, K(z,.) € B and
f(x) =(K(x,.), ") B, forall f* e B*.
(¢) The linear span of {K(xz,.) : x € X} is dense in B, namely,
span{K(z,.):x € X} = B.
(d) The linear span of {K(.,x): x € X} is dense in B*, namely,
span{K(.,z) :x € X} = B".
(e) Forallz,ye X
K(w,5) = (K(,.), K(, )5,
Proof. The proof is completely explained in theorem 2 of [16] . O
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The function K in previews lemma is called the reproducing kernel for the RKBS,
B. Like in reproducing kernel Hilbert spaces and by Theorem 2 in [16], an RKBS
has exactly one reproducing kernel. However, unlike RKHS, different RKBS may
have the same reproducing kernel.

Lemma 2.3. Let W be a reflexive Banach space with dual space W*. Suppose that
there exists ® : X — W, and ®* : X — W™ such that

span ®(X) =W, and span ®*(X) =W*.
Then B := {{u, ®(.))w : v € W} with norm

[{u, @*())wll B == llullw
is an RKBS on X with the dual space B* := {(®(.),u*)w : u* € W*} endowed with
the norm
(@), w)wllB- = [lu*{lw-

and the bilinear form
((u, @ ())w, (@), v )w)B == (u, u")w, uwe Wu* e W
Moreover, the reproducing kernel K for B is
K(z,y) = (2(x), ®*(y))w,  zyeX.
Proof. The proof is completely explained in theorem 3 of [16]. O

Definition 2.4. The mapping [.,.] : X x X — K is called the semi-inner product
(s.i.p.) if the following properties are satisfied:
(@) [z 4y, 2] =z, 2]+ [y, 7] forall z,y € X,
(i7) [Az,y] = Az, y] forall z,y€ X and X a scalar in K;
(#91) [x,2] >0  forall z€ X and [z,z] =0 implies that © = 0;
() ool <[eally]  forall zyeX;
(v) |2, \y] = N[z, 9] forall z,ye X and X a scalar in K.
Semi-inner product spaces have interesting properties which are out of our study.
For more details, one can refer to [4, 10, 11].

Lemma 2.5. A semi-inner-product [.,.]y on a complex vector space V is an inner
product if and only if

[,y + z]v = [z, y]v + [z, Z]v, forall x,y,z€ V.

To see the details of proof, reader can refer to [16].
It was shown in [9] that a vector space V with a semi-inner-product is a normed
space equipped with
lzlly == [e,2]/%,  zeV.

Therefore, if a vector space V' has a semi-inner-product, we always assume that its
norm is induced by above equation and call V' an s.i.p. space. Conversely, every
normed vector space V has a semi-inner product that induces its norm by this
equation [6]. By the Cauchy-Schwartz inequality, if V' is an s.i.p. space then for
each x € V, y — [y, ]y is a continuous linear functional on V. We denote this
linear functional by x. Following this definition, we have that

[%y}v :y(x) = <m7y>V7 T,y € V.
We call a normed vector space V' a uniformly Frechet differentiable if the limit

e = tylly —
t—0 t
is approached uniformly on unit sphere on V.

teR

Theorem 2.6. Suppose B is an s.i.p. space. Then
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(i) (Riesz representation theorem) For each g € B’, there exists a unique h € B
such that g = h*, i.e., g(f) = [f.hlp. f € B and ||g||p = ||h[|5.

(ii) B’ is an s.i.p. space with respect to the semi inner product and semi norm
defined by

(h*, fYp = {f,h)p,f,heB and IR 5 = [h*,h*]g?.
To see a complete proof of above theorem and more details, we refer the reader
to [6].
Example 2.7. Let (X, A, u) be a measure space and B := L,(X,u) for some
p € (1,400). It is an s.i.p. space with dual B’ := L,(X, 1) where ¢ = ]% For
each f € B, its dual element in B’ is

L TP
T
Lp(X,p)
Consequently, the semi-inner product on B is
| 2
B oglo = g°(r) = L TA e
||9||Z[),p(X’H)

Recall that a normed vector space V' is uniformly convex if for all €)0 there exists
a )0 such that ||z +y|lv < 2—4§ for all 2,y in unit sphere on V with ||z —y||v > e.

Definition 2.8. Let X be a set. We call a uniformly convex and uniformly Frechet
differentiable RK BS on X an s.i.p. reproducing kernel Banach space (s.i.p. RK BS).

We can also have other view to a RKBS. Although our next definition of an
RKBS is coincides with our last definition, but it may be more useful.

Definition 2.9. Let  and Q' be locally compact Hausdorff spaces equipped with
finite Borel measures p and p/, respectively. Let B be a Banach space composed of
functions f € Lo(2), whose dual space B’ is isometrically equivalent to a normed
space F' consisting of functions g € Lo(€'), and that K € Lo(Q2 x ') is a kernel.
We call B a right-sided reproducing kernel Banach space and K its right-sided
reproducing kernel if
(1) K(z,.) € B, for each x€Q,

(@) (f,K(z,.))p = f(x), forall feB,xze.
If the Banach space B reproduces from the other side, that is,

(7i1) K(.,y) € B, for each y e Y,

(ZU) <K('7y)ag>B :g(y)a fOT all gGB/,yGQ/a
then B is called a left-sided reproducing kernel Banach space and K its left-sided re-
producing kernel. If two-sided reproducing properties (i —iv) as above are satisfied,
we say that B is a two-sided reproducing kernel Banach space with the two-sided
reproducing kernel K.

Observing the conjugated structures, the adjoint kernel K’ of the reproducing
kernel K is defined by

K'(y,z) := K(z,y), forall z€Qye.

The features of the two-sided reproducing kernel K and its adjoint kernel K’ can
be represented by the dual-bilinear products in the following manner

K(xvy) = <Kl(y)')7K($7 )>B = <K('7y)7K/(ax)>B = K'(y,x),

for all x €  and all y € Q. This means that both z — K(z,.),y — K(.,y) and
x+— K'(,,z),y — K'(y,.) can be viewed as the feature maps of RK BSs.
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Clearly, the classical reproducing kernels of RIK HSs can be seen as a two-sided
reproducing kernels of the two-sided RK BS. It is well-known that the reproducing
kernels of RKHSs are always positive definite while the reproducing kernels of
RK BSs may be neither symmetric nor positive definite.

3. WEIGHTED REPRODUCING PROPERTY

In this section, we introduce weighted reproducing kernels. The main propose of
introducing this concept is to learn in a space with different weighted of hypothesis.
We just label two weights to the kernels in the text but it can be extended in to
finite ones respected to the complexity of learning subjects.

In the following, we first define relative reproducing kernels on Banach spaces.

Definition 3.1. Let  and ' be locally compact Hausdorff spaces equipped with
finite Borel measures p and p’, respectively. Let B be a Banach space composed of
functions f € Ly(R2), whose dual space B’ is isometrically equivalent to a normed
space F' consisting of functions g € Lo(Q'), and that M, , € Lo(2 x ') is a kernel.
We call B a right-sided relative reproducing kernel Banach space (RRK BS) and
M, ,, its right-sided relative reproducing kernel if
(t) My, el for each x € Q,

(1) (f,Msy)B = f(x)— f(y), forall fe B,x,ye.
If the Banach space B reproduces from the other side, that is,

(t3") My, € B, for each y e,

(') (M, 9)8 =9(y) —9(x),  forall gebB azyec,
then B is called a left-sided relative reproducing kernel Banach space and M, ,, its
left-sided reproducing kernel. If two-sided relative reproducing properties (i’ — iv’)
as above are satisfied, we say that B is a two-sided relative reproducing kernel
Banach space with the two-sided relative reproducing kernel M, .

This definition is extending of relative reproducing kernel Hilbert space which is
defined by Daniel Alpay et.al in [1]. We generalized this definition to multiple form
and prove some theorems for RRK BSs and its generalized form in next section.

Lemma 3.2. For an s.i.p.RRKBS, the function M, , in definition 3 is unique
and satisfies

(2) My (t) + M,y () = M, - (1), for all x,y,z,t € Q.

Proof. Uniqueness is obvious by Riesz Representation Theorem. By definition, for
every f we have

<f, Mm,y + My,2> = <fa Mx,y> + <fa My,2>
=fly) = f@)+ f(z) = fy) = f(2) = f(y) = {f, Ma,z).
O
Lemma 3.3. A Banach space B of functions on the set ) is an s.i.p.RRKBS if

and only if there exists a function hy : Q — B and an everywhere defined possibly
unbounded linear functional C' : B —— C such that

F(z)=(F,hy)p+C(F),  forall FeB,xeQ

Proof. One direction is obvious by applying definition 3. Conversely take any =y €
Q. Then, definition 3 with y = x¢ implies above equation with h, = M, ;, and
C(F) = F(xg). O
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Definition 3.4. Let  and Q' be locally compact Hausdorff spaces equipped with
finite Borel measures i and p’, respectively. Let B be a Banach space composed of
functions f € Lo(f2), whose dual space B’ is isometrically equivalent to a normed
space F' consisting of functions g € Lo(Q'), and that M2 € Lo(Q x Q') is
a kernel. We call B a right-sided Generalized reproducing kernel Banach space

(WRKBS) and Mg its right-sided Generalized reproducing kernel if
(") Mgvez e B/ for each x1,m2 € 0,

T1,T2
(@") (f, Mgtz p = Zle a;if(z;), forall f € B,xi,x9 €.
If the Banach space B reproduces from the other side, that is,
(14¢") M%1:22 € B, for each xy,29 €

T1,T2
(") (Mgl2,9)p = E?Zl a;g(xz;), forall ge B x,x0 €.
then B is called a left-sided generalized reproducing kernel Banach space and Mg 72
its left-sided reproducing kernel. If two-sided generalized reproducing properties
(1" —iv") as above are satisfied, we say that B is a two-sided generalized reproducing

kernel Banach space with the two-sided generalized reproducing kernel M2
Lemma 3.5. For an s.i.p. WRKBS, the function M7!:*2 in definition 3 is unique
and satisfies:

(3) Mooz _ prBuBa — praifi g pras.fe

Z1,T2 Y1,Y2 T1,Y1 Z2,Y2
Proof. Uniqueness is obvious by Riesz Representation Theorem. By definition 3 we
have

<f7 MO,z M617ﬁ2> — <f7 M041,O¢2> _ <f, M51,52>

T1,T2 Y1,Y2 Z1,T2 Y1,Y2
= Y aif (@) = S Bif ()
= (ar f(w1) — Bif(y1)) + (o f(22) — Baf(y2)
= (F M)+ (M)

Z1,Y1 x2,Y2
Since above equations hold for every f and every set of points {z;}7 ; and scalers
{ai}io, and {B;}5_,, proof is complete. O

Lemma 3.6. Let B be a s.i.p.WRKBS of degree 3. Then for every a € C the
generalized reproducing kernel satisfies:

(4) Myt = My + M2
Proof. By definition 3 for every F' € B we have
(F, My + M, ") = F(2) + aF(y) + (1 - a)F(y) + F(2) = (F, My,
O
Theorem 3.7. A Banach space B of functions on the set Q is an s.i.p.WRKDBS

if and only if there exists a function h, : Q — B, a real number o, and an
everywhere defined possibly unbounded linear functional C' : B — C such that

(5) F(z) = (F,a ‘hy)p + C(F), forall FeB,xeQ.

Proof. One direction is clear by definition. Conversely fix y; € €2. Then, applying
definition 3 with x,y; implies the claimed equation with

hy = M2 and C(F) = F(y1).

Z,Y1

O

Corollary 3.8. Let B be a s.i.p.WRKBS of functions defined on the set ), and
assume that for n — 1 points xa,x3,...,2, € Q the evaluation F — F(x3) +
F(xs)+ -+ F(xy,) is bounded. Then, B is an WRKBS.
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Proof. Tt suffices to write for x € €,
F(x) = (F(z) — F(x2) — F(x3) — -+ — F(xy)) + F(22) + F(x3) + -+ + F(2).
O

Acknowledgements

The base of this work formed while the sabbatical of the first author at the Uni-
versity of Iowa, 2014. The first author has to express out appreciation to his wife,
Nassim, for her kind mental support.

REFERENCES

[1] D. Alpay, P. Jorgensen, D. Volok, Rlative Reproducing Kernel Hilbert Spaces, Proc. Amer.
Math. Soc., 142 (1950), 3889-3895.

[2] N. Aronszajn, Theory of reproducing kernels, Trans. Amer. Math. Soc., 68 (1950), 337404.

[3] A. Berlinet, C. Thomas-Agnan, Reproducing Kernel Hilbert Spaces in Probability and Sta-
tistics, Kluwer Academic Publishers, Boston, MA, 2004.

[4] S.S. Dragomir, Semi-Inner Products and Application, Nova Science Publishers, 2004.

[5] G.E. Fasshauer, Q. Ye, Reproducing kernels of generalized Sobolev spaces via a Green function
approach with distributional operators, Numer. Math., 119 (2011), 585-611.

[6] J.R. Giles, Classes of semi-inner-product spaces, Trans. Amer. Math. Soc., 129 (1967), 436-
446.

[7] S. Hashem Sababe, A. Ebadian, Sh. Najafzadeh, On reproducing property and 2-cocycles,
Tamkang j. math., 49 (2018), 143-153.

(8] K. Fukumizu, G.R. Lanckriet, B.K. Sriperumbudur, Learning in Hilbert vs. Banach Spaces:
A Measure Embedding Viewpoint, Advances in Neural Information Processing Systems, 24,
(2011).

9] G. Lumer, Semi-inner-product spaces, Trans. Amer. Math. Soc., 100 (1961), 2943.

[10] B.D. Malviya, A note on semi-inner product algebras, Math.Nachr., 47 (1970), 127129.

[11] P.V. Pethe and N.K. Thakare, Applications of Riesz representation theorem in semi-inner
product spaces, Indian J. Pure Appl. Math., 7 (1976), 10241031.

[12] B. ScHOLKOPF, A.J. SMOLA, Learning with Kernels , MIT PREsS, CAMBRIDGE, MAs-
SACHUSETTS, 2002.

[13] A. Smora, S.V.N. VISHWANATHAN, Introduction to Machine Learning , CAMBRIDGE UNIVER-
SITY PRESS, 2008.

[14] G. SoNG, H. ZHANG, F.J. HICKERNELL, REPRODUCING KERNEL BANACH SPACES WITH THE [!
NORM, Appl. Comput. Harmon. Anal., 34 (2013), 96116.

[15] Y. XU, Q. YE, CONSTRUCTIONS OF REPRODUCING KERNEL BANACH SPACES VIA GENERALIZED
MERCER KERNELS, arXiv:1412.8663v1 [math.FA] 30 Dec, 2014.

[16] H. ZHANG, Y. XU, J. ZHANG, REPRODUCING KERNEL BANACH SPACES FOR MACHINE LEARN-
ING, Journal of Machine Learning Research 10 (2009), 2741-2775.

[17] D.-X. ZHOU, CAPACITY OF REPRODUCING KERNEL SPACES IN LEARNING THEORY, IEEE Trans.
Inform. Theory, 49 (2003), 1743-1752.

URL: https://orcid.org/0000-0003-1167-5006


https://doi.org/10.20944/preprints201903.0263.v1

